—

P

N StatSoft’

data analysis ¢ data mining ¢ quality control ¢ web-based analytics

StatSoft White Paper

Integration Options and Features
to Leverage Specialized R Functionality
in STATISTICA and WebSTATISTICA Solutions

Contents at a Glance

OVEIVIEW @NG SUMIMEBIY ....uiiiiiiiiieiiiiiee e s e st e e ettt ettt e e e e e e e seeeabsbsseeeeeeeeeeeaaaeeeeeasesssaanannns 3
Basic Architecture and Features of R SUPPOBTATISTICA. ... 7
R Language Extensions: Passing Data to R and R@QI®eSUILS .............cceoeeiiiiiieiiviivt e e 12
Executing R Scripts from withiSTATISTICA Visual BaSIC..........ccooooiviiiiiiiiiiiiicneeevveeecee e 16
R SUPPOIT IMVEDSTATISTICA oot e e e et e e e e e e e e eeeeeeeeees 20
Creating R-base8TATISTICA Data MINENOAES.........oooiiiiiiiiiiiiiiiii e rreee e e e eeeeaees 24
Integrating R int& TATISTICA EnterprisendWebSTATISTICA ENterprise.......cccceeveeeeiiiiiiiiiiicnnns 25
Final Comments, and SOME CAVEALS .......... oo sernnnnaaaaaeeeeeaaeeeeeeearrrttnnn e aaaaaeeeees 29

For more information, seaww.StatSoft.com

U.S. Headquarters: StatSoft, Inc. * 2300 E. 14th St. * Tulsa, OK 74104 « USA « (918) 749-1119 * Fax: (918) 749-2217 e info@statsoft.com * www.statsoft.com

Australia: StatSoft Pacific Pty Ltd. France: StatSoft France Italy: StatSoft Italia srl Poland: StatSoft Polska Sp. z.0.0. S. Africa: StatSoft S. Africa (Pty) Ltd.
Brazil: StatSoft South America Germany: StatSoft GmbH Japan: StatSoft Japan Inc. Portugal: StatSoft Ibérica Lda Sweden: StatSoft Scandinavia AB
Bulgaria: StatSoft Bulgaria Ltd. Hungary: StatSoft Hungary Ltd. Korea: StatSoft Korea Russia: StatSoft Russia Taiwan: StatSoft Taiwan

Czech Rep.: StatSoft Czech Rep. s.r.o India: StatSoft India Pvt. Ltd. Netherlands: StatSoft Benelux BV~ Spain: StatSoft Ibérica Lda UK: StatSoft Ltd.

China: StatSoft China Israel: StatSoft Israel Ltd. Norway: StatSoft Norway AS



Integration of R statistical environment wlBiTATISTICAolutions February, 2009
StatSoft White Paper Page 2 of 29

Table of Contents

OVEIVIEW AN SUMIMAIY ...oovviiiiiiieiiiiiis s emmemms s e e e et e e e e e eeata e e e e e eata e e e e taaenasessa e eeeeesssaneeeeesstsnnaaeeaenes 3
Basic Architecture and Features of R SUPPOBTATISTICA. .....uumiiiiiiiiiieeeeee e 7
COM Interface to R ENVIFONMENT ... e e e 8
R Integration SUpPort Macro (R.SVD) ........ oo 8
R Scripts @S NatiVEB T ATISTICAVIACIOS ... .ot iieeeeeeeeeeeeeeeettie e s e e e e e e e e e e e e e eeeeeessnnnnnnnns 9..
REtEVING RESUILS ... .o e e e e e e et e et e et e e ee et eennneeessesssnsaaseeeaeaeaeaeeeeeeesnnnns 10
R Language Extensions: Passing Data to R and RIBIIQESUILS ............coovviiiiiiiiiiii s 12
ACHVEDALASEL .....eeeeeeiiiiiiiiiee e e e e e et s e e e e e e e e e e e e eeeeeeeeeetee s nnnnasesenn s e e e e e et eeeateeeeeeanrnnnnnns 12
Spreadsheet (FIlePathOINAME) ........oiiiiiit e a e e e e e e e e eaenes 12
RouteOutput (RObject,[SpreadsheetName],[Spreadsbadl])..............ooovviiiiiiiiiiiiiiies memn e 13
Uses (RPackageName,[AttaChlmpPOrtS]).... .. ccceeeemie i e e 15
Executing R Scripts from withiSTATISTICA Visual BaSIC.........cccovvvviiiviiiiiiiiiieie e erreees e e 16
R SCrptS areSTATISTICAVIACIOS ...uuuiiieieeiiiie ettt e e et o e e e et e e e e e e e st s e e e e aesta e aaeaaees 16
Passing Parameters to R Scripts: Collection Object...........ooevviviiiiiiiiii e 17
Managing SCHPL RESUILS ........uiiiiii e e e e e e e e e et e e e e e e 19
IMOTE EXAIMPIES ...ttt ettt e e e e e e e e e e e e s s e rmmmeee et e e e e e e e e e e e e e e e e e e e nannebbannne e 20
R SUPPOI IV B S T AT IS T I A e e e e e et e e e e e e e e e eaaneneennes 20
WEeDSTATISTICA @ POWEITUI R SEIVET ......veiiiiieie et ernnn e 22
Off-Loading R Scripts fronSTATISTICAOWEDSTATISTICA. ..o, 22
Creating R-base8TATISTICA Data MINEROUES.........ccoeeviiiiieieeeiieiiie s eeeeeeasses s e e e e e e e e eeeeeeeeennes 24
Integrating R iIt&STATISTICA EnterprisendWebSTATISTICA ENterpriSe.........cccveeeeveveeviiiiieeneennns 25
Creating R-based Analysis CONfIQUIALIONS. ... .ccuueiieeeiiiiiiiiiiie e e e eee e e e e eeeee e e eas 25
Calling R Scripts from SVB Analysis Configurations.............ccooeeviiiiiiiiieeciiiiiee e eeeeeeein e 28
SUIMIMIATY ettt e e e e e e e et oo e e et et et et e e e e et e b b s s e e e e e e e e e et e e e e e e e e e n e e e 28
Final Comments, and SOME CAVEALS .......... oo serrnnniaaaaeeeeeeaeateeeterasttnnn s aaaaaeeeees 29
EFrOr HANAING ...ttt e e e e e e s s s s st e e e e e e e e e e e aeeeas 29
Strengths and LIMITALIONS .........iiiiiiiiice e e e e e e e e e e a e e e e e eaaaaas 29

U.S. Headquarters: StatSoft, Inc. * 2300 E. 14th St. * Tulsa, OK 74104 « USA « (918) 749-1119 * Fax: (918) 749-2217 e info@statsoft.com * www.statsoft.com

Australia: StatSoft Pacific Pty Ltd. France: StatSoft France Italy: StatSoft Italia srl Poland: StatSoft Polska Sp. z.0.0. S. Africa: StatSoft S. Africa (Pty) Ltd.
Brazil: StatSoft South America Germany: StatSoft GmbH Japan: StatSoft Japan Inc. Portugal: StatSoft Ibérica Lda Sweden: StatSoft Scandinavia AB
Bulgaria: StatSoft Bulgaria Ltd. Hungary: StatSoft Hungary Ltd. Korea: StatSoft Korea Russia: StatSoft Russia Taiwan: StatSoft Taiwan

Czech Rep.: StatSoft Czech Rep. s.r.o India: StatSoft India Pvt. Ltd. Netherlands: StatSoft Benelux BV~ Spain: StatSoft Ibérica Lda UK: StatSoft Ltd.

China: StatSoft China Israel: StatSoft Israel Ltd. Norway: StatSoft Norway AS



Integration of R statistical environment wlBiTATISTICAolutions February, 2009
StatSoft White Paper Page 3 of 29

Overview and Summary
R is a programming language and environment faissitzal computing littp://www.r-project.ory

The R environment and its source code are freadyae under the GNU GPL license; precompiled
binaries exist for Microsoft Windows, Unix, and M@S platforms. R uses a command line interface,
but several graphical user interfaces are alsdadlai

R is highly extensible: users can submit libraffpackages”) implementing a set of functions, ulual
for a specific area of their expertise/researchoRmunity maintains several centralized reposisorie
that make hundreds of such packages readily alaitalall users over the Internet. Many of these
packages cater specifically to highly specializediences with particular data analysis needs.

The goal of this document is to provide a detadledcription of new features that make the diversity
and power of R fully available to users of all S3aft Solutions. Furthermore, these features enable
users to combine the unique capabilities of IRIATISTICAand R platforms.

Starting withSTATISTICA/ersion 8 MR3:

* Native R scripts can be run directly wittBTATISTICAWebSTATISTICANdSTATISTICA
Enterprise

* R output can be retrieved as nativEATISTICAspreadsheets and graphs, and managed via highly
flexible STATISTICA Workboatontainers
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Thus, enterprises can now use the specializednesiind capabilities of R WiBiTATISTICA
STATISTICA Enterpris@andWebSTATISTICAervers to:

e Add new R-ba

sed “modules”
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Integrate R int&sTATISTICA Enterprise® make specialized R functionality available as
reusable analysis templates to users not familidhr tve R language, in a secure, role-based

enterprise analysis system

STATISTICA Enterprise Manager i
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Build scalable R servers usiNgebSTATISTIC# handle security and load balancing, and to
take advantage of multiple-processor servers tdrfor demanding and/or validated enterprise
applications

STATISTICA - Workbook1® - [Console]
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Basic Architecture and Features of R Support in STATISTICA

R support irSTATISTICAvas designed to create an integré8@@TISTICA-Rlatform that enables
users to run R programs (“scripts”) directly insBIEATISTICAso that they can take full advantage of
the specialized capabilities available in R.

The R Integration environment 8ITATISTICAvas specifically designed to:
* Enable users to run R scripts “as is,” and retri&eeresults int& TATISTICAeports
o all R console output is copied into the report;,dRands are highlighted
0 plots generated by the script are automaticallyestdbd in the report as scalable images

o these plots are also replicatedSTATISTICAGraphs (scalable “metafile” images are placed
inside these graphs), thus enabling annotatiorgysaverful graphical facilities in
STATISTICAthe graphs can then be printed or exported iMari@ty of image formats

o the reports can be edited, printed, and saved &sfiR3

* Provide R language extensions (keywords) for Roserun from the&STATISTICAenvironment
that:

o transfer data frolSTATISTICASpreadsheets into R data frames

0 extract tabular data from R variables i0ATISTICASpreadsheets; these “results”
spreadsheets (as well as all graphs produced Iscth) are returned according to Output
Manager settings (“routed”), e.g., placed iBBATISTICANorkbooks

* Execute R scripts as native Macros from witBIPATISTICA/isual Basic (SVB) programs

0 scripts can be parameterized with a Collectionbpécts (numbers, strings, arrays,
additional R code or overridden R functions, spsbaéts) that are mapped to R variables
accessible to the script; this approach provides-§jrain control over scripts’ behavior in
repeated runs or when used as the backend fomo&IATISTICAnodules

o by default, all script output is routed BYfATISTICAOutput Manager; scripts may also be
executed using a method that instead returns fgibas a Document Collection, giving
developers an easy way to extract specific anatgsiglts that could be used for further
processing, e.g., as input data for further analys&8 TATISTICAor in R, or for graphing.

Taken together, these enhancements not only enaéie to run R scripts directly in tBEFATISTICA
desktop environment, but also provide a way to ehdpecialized R functionality into their SVB
programs, custom interactive analysis modubega Minernodes, andnterpriseanalysis
configurations, or to offload such scriptswebSTATISTIC#or server-side processing.

Enterprise customers have the opportunity to irtegR into validate@TATISTICA Enterprise
solutions (e.g., for FDA-regulated industries) mptovide a very powerflebSTATISTICAased
R Server environment.

Developing and debugging R scripts. One of the use cases that the R suppdTATISTICAvasnot
designed for is to supply a complete R developraadtdebugging environment. The console
application and tools supplied with standard Raitstion perform those functions very well, and are
already familiar to R users and developers.
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COM Interface to R Environment

In order for R Integration iISTATISTICAo transfer data betwe&TATISTICAand R, the R
environment must be installed on the same comgatem the server foNebSTATISTICAr
Enterprisesolutions). The latest version of R environmemt loa obtained from the CRAN website
(http://cran.r-project.orfg

To access the R environmeBTATISTICAises th&k (D)COM Serve(thttp://rcom.univie.ac.afibrary
distributed under R/Scilab (D)COM Server Publicdnee (this library depends on tiseproxyR
package).

Once R is installedS TATISTICAwill automatically detect it. The next time younrB TATISTICAa
dialog will be displayed, where you can selectrialde R Integration. Clickes andSTATISTICAwill
install R packagescproxy and then it will download and start the R COMgetibrary installer (you
will need an active internet connection). Note thase steps require administrative privileges —
depending on your operating system version anahgsitthe system might ask you to confirm these
actions, possibly requesting administrator creddésti

Complete the R COM Server library installation logepting the installer’s default settings; you are
now ready to use R within ti&TATISTICAenvironment. Note that if you do not need R Inaéign
features or decide to cancel the installation eséhsupport libraries, thetegrating R into STATISTICA
dialog will be displayed when you st&TATISTICAagain — select thBo not ask me agaicheck box

to prevent this dialog from being displayed agdiou can enable it again by selecting the
corresponding check box in tb®cuments: Macrosptions pane of th@ptionsdialog. Remember that
R COM Server library is independent frédTATISTICAand will remain on your computer until it is
uninstalled manually.

R COM Server library provides a simple yet powe@@M (Component Object Model) interface to the
R environment. This interface can be used dirdutl$pVB programs its TATISTICA- an example of
such a use case is included in BIATISTICAapplication, located iBxamples\R\Dose Response

folder (operDirect Interface To R via COM.stw and run the embedded SVB macro).

But usage of such an interface directly by endsusevery ineffective, sometimes unproductive, and
usually inflexible. It may also significantly degiethe overall performance of interactions witlif R i
performed incorrectly.

Therefore the following architectural extensionsénbeen added to tI®TATISTICAlatform to

provide a seamless and effective R Integration @spee for end users (the example mentioned above
also demonstrates the significant reduction inefifi@rts required to implement the same analysisgusi
the new built-in features: IBTATISTICAsimply open and ruDoseResponse.r ).

R Integration Support Macro (R.svb)

The installation oSTATISTICAncludes &STATISTICA/isual Basic (SVB)rogram file calledR.svb
This file contains all the support code requirednanage the interactions with R through COM.
Specifically, when an R script is executed fromide$STATISTICAIt is pre-parsed by this support
macro, which handleSTATISTICAspecific R language extensions (keywords); trasgpreadsheet
data, script parameters, and the R script itseli¢oR environment; runs the script; manages error
conditions; and also handles the results returreed the R script, ensuring that they are properly
transferred back to tHfeTATISTICAenvironment.
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Although theR.svbmacro is write-protected by defaultjstaccessible for inspection and can be
modified or enhanced to support new functionak@guired for specific use cases, although users
should do so “at their own risk.” This macro sugp@tandalone execution to simplify debugging and
testing of modifications.

R Scripts as Native STATISTICA Macros

STATISTICAecognizes .R (and .S) file extensions as R sci$tsh files can be opened by selecting
Openfrom theFile menu. It also registers (at the operating syseval) .R/.S files aSTATISTICA
Macros, and therefore these files can be open8T ATISTICArom a file browser by double-clicking.

R scripts are displayed in slightly modifi&d ATISTICA/isual BasicMacro windows. Such windows
actually contain two scripts: the R script itseiflahe R Integration Support Maci®.gvl), accessible
through two tabs in the upper-left corner (highteghon the next screenshot).

& DoseResponse.r D@E

1 #' Bioassay Analysis using R: http: - www.bioassay.dk -

2|

Uses("drc") #' Dose Response Curves library: type "7drc" in R for detaills
#' NOTE: reguires "Spinach.sta" (or "drc" built-in dataset "PestSci')
DR <- multdre(SLOPE ~ DOSE, CURVE, data = Spreadshest("Spinach"))

#' transfer results to STATISTICA

Routelutput (coefficients (summary(DR) ), "Results ~ Summary", "Parameter Estimates")
Foutelutput (coef (DR}, name = "Ceoefficients", header = "DR coefficients") h

There is limited R code highlighting available ifsfs, language extensions, VB-style comments).

Creating anew R script. You can also create a new R script witBIRPATISTICASelectNewfrom the
Openmenu to display th€reate New Documenialog, click theMacrotab, and select the Scripting
Language option button (this option will only beadable if R Integration support is installed oruyo

machine):
In-place Databaze |nterface I @ Browezer ‘Window | Office Document I
Spreadshest | Feport E‘» Macro | ‘whorkbook
Mame:
IMacr02
Descriptior: MI

3

Sciripting Language
7 Enhanced STATISTICA Visual Basic
" STATISTICA Visual Basic
7 STATISTICA Visual Basic. MET

B [requires B Statistical EnvironmentE

™| Force variables to be defined (0 ption Explicit]
¥ | dsrray indices start &b ane: ([ptior Base 1)
I Include STATISTIES BASIC Litran

()8 I Cancel
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This will open an empty R script window - you camwntype or paste in an R program. R Integration
support also includes an optional text file calethg placed into the default installation directorgray
with R.svb The contents of the file are copied to the begimf each new R script created in this
manner.

Running R Scriptswithin STATISTICA: click the » toolbar button or select tiun= Run Macro
menu command (or preE®). This action will execute thie.svbmacro for the currently active R script.

Although breakpoints are not supported for the fipsiself, it's possible to set breakpoints arebdg
theR.svbmacro on the second tab while running the R script

Note that in order to take advantage of R Integnafieatures described in this document R scriptsiishbe
executed from within STATISTICA. Although it issfime to develop and debug complex R programs mittis
environment, it was not specifically designed Ffase purposes; the R environment itself might bhersuited
for such activities.

Retrieving Results

Console Session. The minimal output produced during execution oRascript is &STATISTICA
Workbook that represents an R console sessiomudimg highlighted commands and any output
generated by the R environment. Such a reportosilbroduced even if the script is empty. The cdsten
of this report can be edited and manipulated irstirae way that you would edit any otiSarATISTICA

report.
2 workbook1* - Console -0l x|
5 workbook1*
E!--aRIntegraﬁon[sinE'":'"-!'":'"?”':"'glll:"",‘"':'
- Plot 1 - - - - -]
@ Plot 2 F-statistic: 143.2 on 1 and 98 DF, p-value: < 2.2e-14&
o Console > plot(x,.¥) # pretty obwviouns what this does

10
|

= o -
1| | _’I_I

| | _)IIE@PWHI@PMECQHsolel

Graphical Output. All plots created during an R session are autarabyitransferred into the
STATISTICAenvironment as Windows Metafiles (vector grapharsiat), which means they can be
resized without loss of quality.

These plots are placed into the R console sessport; creating a natural flat report of the R m#ss
with embedded plots tied to the graphics commasaisiéthing that is not as easily achieved in the R
environment itself).
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Moreover, the plots are also replicate S3ATISTICAGraphs that become a part of the R script output.
The metafile images are embedded into graph obgecliscked “background” - this enables users to
annotateR plots INSTATISTICAusing a familiar point-and-click interface wittsat of text and drawing
objects (such as lines and arrows, rectangles lapses, polygons and pattern/color fill areas,)etc

And since these annotations are anchored to relptgitions in the plot area, they will remain ectly
“attached” to the plot if the graph is resized.

Therefore, these graphs can now be flexibly “deeofaand further enhanced usiSFATISTICA
graphics tools, saved in other formats (e.g., JPGIB), or printed (e.g., to PDF files).

The individual R plot components (the structuréhaf plot) are not accessible for manipulation in
STATISTICAGraphs, and hence, the rich capabilitieSOATISTICAor creating and then further
editing graphs (scaling, point markers, fit linet.) are not available. However, integration benvR
andSTATISTICAorovides opportunities to extract data from R dmhtrender important graphs inside
the STATISTICAenvironment (by writing TATISTICA/isual Basicmacros that will execute R scripts,
extract results, and then post-process those semsithecessary; this will be illustrated later).

aEE Workbook1™ - Plot 1 !Eﬂ aIE Workbook1* - Plot 1 !E X
3 workbook1* 3 workbook1*
Ea R Inkegration {simp Ea R Inkegration (simp
{1 Plat 1 - Plat 1 Summary Results Graph: X vs. Y
- Plot 2 - Plet 2
“[&] Console [ console This graphs illustrates
o the nonlinear relationship [}
o | |y |hetween Xand ¥
- -
o _| =
- -
= o
1 — -
o 4 o
X
[Balpefadt olE obiect ... =] . & (MBI GF & | # | @ @ & & |[x
o | ) B piot1 [B Por2] 6] Consdle] MEGF XY B =% e s

Unique STATISTICA Capabilities
Since R script output consists entirely of na@#@ATISTICAobjects:

» these objects are properly “routed” 8YATISTICAaccording tdOutput Managesettings,
which means that, depending on user selection,dbelyg be placed into standalone windows or
in a workbook

» each and all of them can be further managed ubmgxtensive capabilities of tsd ATISTICA
platform; e.g., they can be annotated, stored(compressed) workbook, exported as Microsoft
Office documents, printed, saved as a PDF fileyedred to one of many popular formats,
archived as version-controlled, “auditable” itemsSirATISTICA Document Management System
shared among other users in a web-based, clievers&iebSTATISTICAnvironment, etc.
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R Language Extensions: Passing Data to R and Retrieving Results

The R Integration Support MacrB.6vl) implements several extensions to R language wdds and
functions that can be used inside R scripts exdoutthin theSTATISTICAenvironment. These
extensions allow scripts to pass data to R antbwvetresults from the R environment.

Important: TheR language is case sensitive; therefore R langexigasions foSTATISTICAare also
case sensitive - they will only be recognized l/SRATISTICAenvironment when typed exactly as
shown.

Tabular data representedSTATISTICAN the form of spreadsheets are mapped into thealent

R structures — data frames. The mapping preses/gaiah information as possible for both formats:
for example, text label variables in a spreadsheebme factor objects in a data frame, Missing Data
values are mapped MA indicators; data types and variable and case nameasansferred both ways,
etc.

Act i veDat aSet

TheActiveDataSet  keyword has been adopted from SIEATISTICA/isual Basic language and it
performs the same function in R scripts: it refeemthe activ€TATISTICAlata spreadsheet.

In the deskto B TATISTICAenvironmentactive data setisually means the top-most visible
spreadsheet, which can act as a data source (@eae a spreadsheet in a workbook selected as
“Active Input”). This notion is redefined and extld for server-based environments
(WebSTATISTICANnterprisg, but the keyword is still valid and refers to twresponding server-side
mapping of the active data source.

If no active data set is defined/available, thecRps that uses it will fail (the same is true B®vYB
macros).

If the R Integration Support Macro encountersAhéveDataSet  keyword in the R script, it transfers
the actuaBTATISTICAactive data set into the R environment and assigos variable of the same
name. Therefore, this keyword represents a dateefrariable and can be handled as such in thet.scrip

Example:

ActiveDataSet[1:5] # display a subset of active dataset (variables 1 t hrough 5)
str(ActiveDataSet) # view the structure of the data frame

plot(ActiveDataSet$SMEASUREO1) # plot "MEASUREOQL1" variable values

Spr eadsheet ( Fi | ePat hOr Nane)
FilePathOrName — a literal string, e.dc:\datasets\sample.sta”

The Spreadsheet(FilePathOrName) extension allows you to load a specBEATISTICAlata file
and transfer the data in that file to an R datm&a

The behavior of this extension is similar to BwiveDataSet  keyword, but in this case R Integration
Support code first loads the requested spreadsiite@TATISTICAand then transfers it to the R
environment, replacing thgpreadsheet()  function call in the script with a reference tdata frame
variable containing the spreadsheet.
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Note that in the current implementation 8@eadsheet()  function is not preserved ISTATISTICA
it is replaced by a respective “.Spreadsheet.Niabée, so this pseudo-function only accepts literal
strings as parameters — you can’t pass a variai&ining a string. This might change in future
releases.

Similar to theActiveDataSet  keyword, the return value of tigpreadsheet()  function should be
treated as a data frame variable with the cont#asely matching that of the corresponding
STATISTICAspreadsheet.

Note that instead of usirgpreadsheet() , you could us&pr eadsheet s. Qpen( ), which is mapped
to the same implementation but might be more famib STATISTICA/isual Basic developers.

One useful feature supported by this function ésubke oflefault search path®r spreadsheet files that
are specified only as simple file names. This mehatif the function parameter consists only fifea
name, e.g.Spreadsheet(“some.sta”) , R Integration Support code will look for thisfiin several
locations: first, it will check the folder whereetiR script itself is located (if it was saved telgj then it
will check theExamples\Dataset®lder for the currenSTATISTICAnstallation. Support code will also
append the defaulstafile extension if one is not present. Thereforfiilowing options are available:

* R scripts can reference the accompanying datg@ated in the same folder) simply by name

* Spreadsheets that are included in e&PATISTICAnstallation as demonstration/example data
sets can be referenced by name in much the samashaiit-in R data sets

Example:

Spreadsheet("c:\myfiles\mydata.sta") # display the dataset in R console
Spreadsheet("\\server\share\data.sta") # same, but read from a network share
Spreadsheet("thisdemo.sta") # file in the same folder as this script

# plot a histogram for MEASUREO5 variable from STATI STI CA example dataset Adst udy:

hist(Spreadsheet("Adstudy")$MEASUREOQ5)

advert = Spreadsheet("Adstudy")$ADVERT # retrieve a data frame variable (factor)
is.factor(advert) #=>[1] TRUE
levels(advert) #=>[1] “PEPSI” “COKE”"

Rout eQut put ( RObj ect, [ Spreadsheet Nane], [ Spr eadsheet Header])
RObject — a data frame, matrix, array, number, or a string
SpreadsheetName, SpreadsheetHeader — literal string, e.g*A Frequency Table”
This extension transfers various types of data filoenR environment int8 TATISTICAspreadsheets.

Although the function was introduced to retrievieular data (such as data frames, matrices, orsgrray
into spreadsheets, single-value data such as nsrobstrings can be passed as well and will besglac
in single-cell spreadshee®Object can be an R variable or a literal value.
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The name of this extensioRputeOutput() , hints at the similarity of its behavior to theueglent
STATISTICAV/isual Basic function: the “results” spreadsheetgeated by the function in the
STATISTICAenvironment become the standard output of theriRtganalysis and follovDutput
Managersettings [seledDutput Managefrom theFile menu inSTATISTICA i.e., they are “routed”
either to individual windows or to a workbook (oultiple workbooks for each analysis, with optional
output reports, e.g., as a Microsoft Word documeh® most popular setting is a single results
workbook.

Optional parameterSpreadsheetName andSpreadsheetHeader specify the name and header of
the resulting spreadsheet. It is recommended tagea@ value for the spreadsheet name for visual
distinction in the tree view of the results workkoo

Note that R plots transferred inBXYATISTICAas native graphs do not require explicit outputing —
all plots generated during a script run are autaaby transferred and routed accordingdatput
Managersettings.

Important: Many functions in R, specifically the ones thatfigen statistical modeling, represent their
results as structured objects, sometimes of saamficomplexityThese objects cannot be reduced to a
single table, and therefore cannot be handled @ReéhteOutput()  extension (they could be
automatically traversed in search of tabular conepts) but since the object structures are speoifec
particular method, such an approach would generaignificant amount of “junk” output). However,
since the results (the actual data of interestedher stored in such objects as tabular compsrant
produced by applying an object’'s method to somatidata, this limitation does not pose any problems
— particular results can be easily extracted fraohs statistical model object and routed back to

STATISTICA

Example:

# build a statistical model (Dose Response Curves)

model <- multdrc(SLOPE ~ DOSE, CURVE, data = PestSc i)

str(model) # display the complex structure of this model/resul ts in R console
%f.transfer results to STATI STI CA

RouteOutput(coefficients(summary(model)), "Summary" , "Parameter Estimates")
RouteOutput(residuals(model), name = "Residuals"”, h eader = "Some Header")
RouteOutput(anova(model), "ANOVA") # inherits the default heading from data frame
RouteOutput(logLik(model), "Log-Likelihood")

RouteOutput(ED(model, c(10, 50, 90)), "Relative Eff ective Doses (10%/50%/90%)")

The results for this example may look like this:
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2 Workboo - Summary = il Workbook2* - Console
B workbook2* - 5 3 workbookz* I L
23 Workbook2* Parameter Estimates [ workbook 2% D PR D 3. 4
=53 R Integration (0o 1 5 3 = =53 R Integration (Do | B
Summary Estimate Std Error ‘ feizlluE ‘ Summary .. § df.residusl: int 85 ‘ =
Residuals b1 0 51954570 007637915 6 80219333 Residuals § scaleFot :funckion (hessian)
ANGVA b2 080082695, 020571773 354731357 ANOVA § et Ffmmebion [Hieaneow
Log-Likelhood b3 068200370 017858791 5 30379337 LogLiehood | § PTRE e s 1 62 7 1z
Relatve Effect b4 1.84486652  0.16639052  11.08756a74 REVEEMRCT|  — ater(+, mclass™)= chr [1:2] "dre” "llogistic”
Console b5 167107651 017602264 949353168 Coyzals
p S0.01656176 010784269 -0 15357332 > RouteOutput{coefficients{summary{model}), *Summar
Estimate Std. Error t-value p-val
c2 0.13259441 004720028 280918702 b:1 0.51925457856 0.07637915 6.80219383 1.355002e-
c3 014845523 0.06042448 247377301 b:2 0.8008269879 0.22571773 3.54791357 6.350038e-
cd 0.07955753 0.03946855 2.01582172 b:3 0.6820036988 0.12858791 5.30379337 B.85907Ze-
5 L0.00092519  0.04240713  -0.02131434 b:4 1.9448665207 0.16639052 11.08756974 1.71441le-
d1 1.87954967 0.04237996 44 34996782 b:5 1.6710765136 0.17602264 9.49353168 5.370765e-
e:1l -0.0145617592 0.1078426% -0.15357332 8.783102e-
‘ | d2 0.94599411 00422r580 22 376729-’in :2  0.1325944071 0.04720028 2.80918702 6.161431s- 7
4 » < ¥
3 > Summary Residuals | ] ANOVA | ] LogrLikelihoad | 5] Relstive « [ » 3 > Relative Effective Doses [10%/60%/90%) Console ] |

Uses ( RPackageNane, [ Attachl nports])
RPackageName — literal string, e.d:drc”
Attachlmports  — boolean value, by default = FALSE

TheUses(RPackageName) function can be used to ensure that the respegtizkage (library) named
RPackageName AND its dependenciefackages that are required in order for this pgeko run) are
installed (on the computer/server where the R s@ipunning) and loaded into the R environment
automatically. If some of these libraries are pr@sent, they will be silently installed from CRAN
repository fttp://cran.r-project.ongand then loaded.

R defines several levels for specification of pagkdependencies. One of thenmiports — it lists
packagesvith namespacethat have to be loaded for the package to runtHeuhamespaces do not need
to beattachedto the current/global environment, meaning thatghckage accesses such imported
packages using namespace-qualified namesgserigsChaos::mutual(x) instead ofnutual(x)

If you need to use some of these hamespace-endlasettbns in your own R code, you can either
explicitly use namespace qualificatiasefiesChaos::mutual(x) ], attach the library to current
environment Pses(“tseriesChaos”) or library(tseriesChaos) ], or set the second optional

Uses() parameteAttachimports to TRUE (this will attach all the imports of the package).

Note that this extension is not necessary for auigon betwee®STATISTICAand R, and it's possible to
implement it within the R language itself, rathtesimplifies the process of conditional library
installation and loading by encapsulating it iniagle call

Example:
Uses("drc") # make sure that the respective package is installe d and loaded
DR <- multdrc(SLOPE ~ DOSE, CURVE, data = PestSci) # call the package methods

This program fits dose response curves to the ctigspevariables of the built-iRestScdata set by
calling multdrcfunction defined irfdrc” packageUses(“drc”)  ensures that the function is available
by installing and loading the package, if necessary
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Executing R Scripts from within STATISTICA Visual Basic

A typical use case for leveraging specialized Refiomality within STATISTICASs to call R scripts from
inside aSTATISTICA/isual Basic (SVBmacro. This way we can build new “modules” usinggSV
User Interface library and methods implemented sBtiots. Likewise, such functionality is required
order to creat&TATISTICA Enterpris8VB analysis configurations, @TATISTICA Data Minenodes
(for STATISTICAr WebSTATISTICAhat leverage R

But in order to provide any non-trivial functiortglwithin an R script in such use cases, we nedxkto
able to “parameterize” that script with user-seddgbarameters, variables lists, input spreadshetets,
STATISTICAdrovides a simple and powerful way to pass sucarpeters to R scripts.

R Scripts are STATISTICA Macros

In (almost) all caseSTATISTICAreats R scripts in the same way as native $\8ros. This applies to
the STATISTICAODbject Model as welMacro objects in SVB programs can now represent R script
Therefore, R scripts can be created, opened, edié®éd, and executed from within S¥&ipts.

This, in turn, means that R functionality is aviai@ain STATISTICA Enterprisgnalysis configurations
andSTATISTICAata Minernodes since they are SVB-based.

Existing R script files can be open wNktacros.Open(“path\to\some.r") or created on-the-fly
with Macros.New() andMacro.Code . Note that in the latter caSTATISTICAreeds help in
distinguishing R scripts from SVB macros — this barmachieved either by specifying the name for a
new macro with theR extension (even if you are not going to save itlisk), or by explicitly setting
Macro.Scripting to 5 (R Macro Type). Run the scripts by calliM@cro.Execute

Important. TheMacro.Scriptingtype for R scripts i$ (later will be mapped to a symbolic constant).

Example:

Sub Main
Dim R As NewMacro
R.Code = "ActiveDataSet" ' simple R script created on-the-fly
R.Scripting =5 'R Macro Type =5
R.Execute
End Sub

This STATISTICA/isual Basicmacro runs a simple R script containing only aleimpmmand
ActiveDataSetwhich, as described in the previous section, iR d&&nguage extension f&TATISTICA
that will transfer (and in this case display) tlwerently activeSTATISTICAlata file in R. For example,
if you run this macro after opening the exampledé¢ Exp.sta a listing of that file will be displayed in
a report window that represents the R console @&ssi

¥ workbook5* - R Integration (Macro8) -3 x|
" =
a \rkbookS N P S O O OO R
R Integration (Me . .
-
> ActiveDataSet
GROUP GENDER TIME PFAID STRES5_R CORRECT1 CORRECTZ CORRECT3
1 EXFERMIL MALFE BEFCRE NOT_FAID 1.41 1z 4 [
2 EXFERMIL MALE BEFORE NOT_FRID 1.73 3 3 7
3 EXPERMIL MRLE BEFCRE ERID 0.00 T 6 0
4 EXPFERMIL MALE BEFCRE ERID 1.41 11 K 3
5 EXPERMIL MALE AFTER 1 NOT_PFRID 12.83 g 2 7
& EXPERMIL  MALE AFTER 1 NOT_PAID 2.24 15 1 7 LI
« | | ] Ritegration (Macros) |
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Passing Parameters to R Scripts: Col | ecti on Object

Collectionis a COM library introduced witBTATISTICA/ersion 8 MR3 that implements generic
Collection objects. Such objects allow users toeskeyword-tagged Variant values. Variants are COM
structures that can store one of many supportedtygpés, including arrays and references to other
COM objects, e.g. spreadsheets.

What this means for R Integration is that we caw store{parameter name = parameter valupirs

in such a Collection, then pass this parametelos®T ATISTICArior to R script execution, thus
achieving script parameterization. The R Integrat@pport macro will transfer all the parameteosnfr
the Collection to the R environment as R variablesied using the respective parameter keyword tags,
allowing the script that is executed in this enmirent to reference all these variables (script
parameters) directly by name.

R Integration supports the following types of narpadameters: strings, numbers, arrays, and
spreadsheets. Support ®FATISTICASpreadsheets is particularly useful: for examgleh a
parameter can override thetiveDataSet  keyword, allowing a single script to serve as an R
“engine” for an interactive modul&nterpriseanalysis configuration, aridlata Minernode
implementations.

Also note that string parameters without a keywiaglare treated as R code that should be executed
prior to execution of the script itself. This isadmgous to SVB “hidden code” and can be used to, fo
example, define a common set of new functions @bal variables/constants.

In order to us€ollectionobjects, SVBscripts must include a reference to 8tatSoft Collection
Library (add it using thd ools = Referencemenu while editing the macro):

E *NodeScript =10l x|
Object: I[G eneral] j Prac: IAnaIysisN ode j
x

Available References:

W] STAQCMiner (1.0) = “ .

Z STATISTICS CrozsT abulation Type Library (1.0] ﬂ -

(V] STATISTICA Boosted Trees Library [1.0) Cancel | __

(W STATISTICA General CHAID Library (1.0 NodeScri 2| x
] STATISTICA. By-Group Analysis Library [1.0] Hep | = Object Browscs pt 21X
[ STATISTICA Link Analysis Library (1.0) ﬂ - - "

VI STATISTICA Spreadshestimporter 1.0 Tupe Library [1.0] oTe | COLLECTIONLE =

(W STATISTICA Multivariate Quality Control Library [1.0) Eifil

[ STATISTICA Multivariate Control charts for variables 1.0 Type Libra o Classes Members of 'Collection’
(V| STATISTICA BoxCox Design Library [1.0] __ @ <giobal =T

] STATISTICA Multivariste Statistical Process Control (1.0) ﬂ “globalsy & Count

[V STATISTICA Random Forest Analysis Library [1.0) . 1 Collection E& Item

V5 riance Components, Precision & Comparizon Libran __.w

v on Library [1.0] .

M +1 0 Tume | ikesp (101 h =B Remove
4 T » Browse... |

— StatSaft Callection Library (1.0) - Sub Add(/tem As Variant, [Key As Varian))
Location: C:\Pragiam Files\StatSoftySTATISTICA BvColection.d " ﬂz;ﬂbﬂf Dfic;L'{ECT'?;;'_D-CO"EC_EO" ihout e
Al Language: Standard Mame |COLLECTIONLb Jd ey) = a member to a collection (possibly without an associa
[l »

[ 1m

TheCollectionobject has several generic properties and metlhadste needed to manipulate the
contents of a collectior€ount, Add(Item, [Key]), Remove(KeyOrindet)ditem(KeyOrindexjhat
returns arttemobject withKey andValueproperties. However, due to the use of so-calkfdultobject
properties ifemis the default property of @ollectionand it returns it¥alueproperty by default)
interaction with aCollectionobject is reduced to intuitively clear assignmaperations:
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Dim param As NewCollection

param(  "number" ) =57
param(  "string” )= "A string sample..."

Once you have assembled the parameter collecttecpee the parameterized R script by calling
Macro.ExecuteWithArgument(Parameters As Collection)

Example:
Dim sl As NewSpreadsheet, s2 As NewSpreadsheet ' ... populate s1, s2 with data
varl = Array( "CASE 1", "CASE?2")

var2 = Array(1, 2, 3, 4, 5)
'* don't use spaces in parameter names
' * some names are "locked" and can't be used [e.g. ‘text’, 'str', 'sample’]

Dim param As NewCollection
param( "number" ) =57
param( “"string® )= "A STRING sample..."

param( "string_array" ) =varl ' add items with an assignment operator
param.Add(var2, "number_array"” ) 'OR using explicit Add() method
param( "SomeSpreadsheet" )=sl
param( "ActiveDataSet" )=s2 " override the value of 'ActiveDataSet' keyword
' string parameters without associated keys will be treated as R code and
" will be executed before the script - an analog of SVB 'hidden code'
' * define a function that will be available to the R script
param.Add(  "func <- function(x) { cat('Called func(x) with x = LX)} )
' * another way to define a global constant or vari able
param.Add( "STATISTICA.Version =™ & Version & ")
"now run the R script with this collection of para meters
' (parameters become R variables — the script can r eference them by name)
Dim m As Macro
m = Macros.Open(MacroDir & “\parameterized.r" )

m.ExecuteWithArgument(param)
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a@ Workbooké* - parameterized.r

- Workbooks#® S
=43 R Script Results =}

B parameterizedr | This seript has input parameters:

number = 57
string = A string sample...

string_array = CASE 1 CASE Z
number_array = 1 2 3 4 5
Somedpreadshest =
First decond
Casel 3 H&
CaseZ HA 25
> cat("Interesting fact: ", number, "- 1 =", number - 1)

Interesting fact: 57 - 1 = 58

> str(string array) # display variable structure
chr [1:2] "CASE 1" "CASE 2"

> cat{("STATISTICA Version:", STATISTICA.Version)
STATISTICA Version: 2.0

> if (exists{"func")) func{string)
Called func(x) with x = A string sample...

4 | | ﬂ parameterized.r

Managing Script Results

Both Macro.Execute() andMacro.ExecuteWithArgument() methods handle R script output
(spreadsheets, graphs, reports) exactly the samasvie output from SVB macros — it is routed by
STATISTICAaccording taOutput Managesettings, e.g., placed into a results workbook.

This approach might be sufficient for many use sabat is not flexible enough in situations whére t
output from an R script is treated asiatermediate resulfor subsequent processingSTATISTICA

For example, an SVB script implementing a custotaractive module might implement a multiple
stage analysis workflow, calling into R, analyzthg results, requesting additional inputs fromuker,
and calling into R repeatedly with previous resaksnputs. Or an SVBiacro could use tabular results
returned from R to produce graphs that are moreesspre and flexible than what R is able to gererat

Since the items processed by 8IBATISTICAOutput Manageare intended to be a final representation
of analysis results, it is not trivial to accessrthindividually for further processing — one woulkkd to
know the type of representation selected by the (g&&gle or multiple workbooks, individual windoys
and programmatically iterate through the respedateof output items (windows, workbook contents
represented as a tree), searching the item oksttéy name.

Macr 0. Execut eNoRout eQut put ([ Paraneters As Coll ection]) As StaDocCol | ection

This method has been added to accommodate sudhalgpse cases: R script output is not “routed”
at all, so the script rurslently; all the output from the script is collected ist&taDocCollectiorobject
(standardSTATISTICAontainer for documents such as spreadsheetd)gynagports, or workbooks)
that is returned as the result of script executiobalso accepts an optional Collection for
parameterization.

U.S. Headquarters: StatSoft, Inc. * 2300 E. 14th St. * Tulsa, OK 74104 « USA « (918) 749-1119 * Fax: (918) 749-2217 e info@statsoft.com * www.statsoft.com

Australia: StatSoft Pacific Pty Ltd. France: StatSoft France ltaly: StatSoft Italia srl Poland: StatSoft Polska Sp. z.0.0. S. Africa: StatSoft S. Africa (Pty) Ltd.
Brazil: StatSoft South America Germany: StatSoft GmbH Japan: StatSoft Japan Inc. Portugal: StatSoft Ibérica Lda Sweden: StatSoft Scandinavia AB
Bulgaria: StatSoft Bulgaria Ltd. Hungary: StatSoft Hungary Ltd. ~ Korea: StatSoft Korea Russia: StatSoft Russia Taiwan: StatSoft Taiwan

Czech Rep.: StatSoft Czech Rep. s.r.o India: StatSoft India Pvt. Ltd. Netherlands: StatSoft Benelux BV~ Spain: StatSoft Ibérica Lda UK: StatSoft Lid.

China: StatSoft China Israel: StatSoft Israel Lid. Norway: StatSoft Norway AS



Integration of R statistical environment wlBiTATISTICAolutions February, 2009
StatSoft White Paper Page 20 of 29
Now SVB macro developers can easily access indvidomponents of R script output, e.g., to extract

individual cell data from spreadsheets or to createmplex graph based on multiple columns from
several spreadsheets.

Example:
Dim m As Macro
m = Macros.Open(MacroDir & “\some.r" )
Dim Routput  As StaDocCollection
Routput = m.ExecuteNoRouteOutput() ' silent, no output displayed
' do something with "Routput": extract and operate on individual documents
" trivial case: results are routed (displayed), as if from Macro.Execute()
RouteOutput(Routput, "R Script Results" ).Visible = True

More Examples

At this point we have demonstrated all the funaiaomponents required to build custom applications
within the STATISTICAplatformthat can take advantage of the specialized furalityravailable in R.

All installations of STATISTICAow have a set of examples that provide a molddtdemonstration
of the described features; you will find these egbam in thdSTATISTICA]\Examples\Rlder. These
examples may also be used as templates for youdewsopment.

R Support in WebSTATISTICA

STATISTICANdWebSTATISTICAervers are based on identiSAIATISTICAibraries, and support
identical functionality. This is true for R suppantSTATISTICAas well: you can execute R in
WebSTATISTICA much the same way as from desktop (thick-cli&TATISTICA

For example, sign intd/ebSTATISTICAand selectools —> Submit/Execute a Custom Scripén
type in the macro shown below (availablesedalone.lin theExamples\Rolder).
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Address |§_'} http: fkmathewsp2 webSTATISTICA]

T WebSTATISTICA: [No Active Dataset]

File Enterprise  Statistics Data Mining Graphs Data My Menu Tools  Help

B! SubmitfExecute a Custom Script

Enter ar Paste an SVE script:

=
¥ <= rnorm(100]) # 100 random numbers from a normal(0,1) distribut
¥ <- exp(x®] + rnormi(lo0) # an exponential function with error
result <- lm(y ~ x) # regress x on ¥ and store the results
summary (result) # print the regression results
plot (X, ¥) # pretty obvious what this does
abline (result) # add the regression line to the plot
lines{lovess (x,v), ©o0l=2) # add s nonparametric regression line (a smoother
hist (resultiresiduals) # histogram of the residuals from the regression

&
| | ’

Script Hame: [Simple.R Sa_lve
IV Oyerwrite Existing File on the Server Save and Execute

Important: Make sure to save the script with tReextension.

To run the script, click oBave and Executa use thd-ile menu to open and run it.
|

| Address !5&‘] http: fflocalhost fwebstatisticafdefault, html

[l WebSTATISTICA: [No Active Datasef]
File- Enterprise  Statistics Déta-M:lnin_g Graphs  Data My Menu  Tools  Help

Qutput Browser I =] Back to Scrigt Editor | % Publich |

Note that this script does not require a data filgou are usingictiveDataSet  or Spreadsheet()
extensions, keep in mind that the data sources tiodve located on the serv&preadsheet()  should
reference data sets by théebSTATISTICAIRI pathsActiveDataSet  will be mapped to the
spreadsheet that you openifebSTATISTICAut this can be overridden by a parameter oémee
name passed to the R script from SVB. Also, in ptdexecute any scripts WebSTATISTIC#e user
must have the proper permissions on the server.
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WebSTATISTICA is a Powerful R Server

WebSTATISTIC#vas designed as a powerful and flexible serverlad®ed analytical platform, relying
on theSTATISTICAV/isual Basic engine for diversity of its functioitg) as well as extensibility.

R scripts are handled WebSTATISTICAerver in much the same way as standard 8¥Bros. The
third-party components that tIiS ATISTICAplatform relies upon to provide its R runtime eowiment
(such as R library and R COM Server library) asmalell suited for handling multiple simultaneous
R sessions.

Thus,WebSTATISTICRepresents an ideal platform for a powerful anglifie multi-processor R server
that can handle a large number of users, provis@agrity, scheduling, load balancing, etc.

Off-Loading R Scripts from STATISTICA to WebSTATISTICA

Like SVB scripts oiData Minerworkspaces, R scripts can be offloaded from a des&hvironment for
processing on WebSTATISTICAerver. This is particularly useful when an R dagexpected to
require significant computing resources - usersstdnmit such scripts to the server (e.g., overjighd
retrieve the results at a later time.

If your installation is set up to work with\eebSTATISTICAerver Tools —> Options: Server/Wgb
you can offload any R “task” by selectiggrver —> Offload Task:

STATISTICA - DoseResponse.r

”D =l E | &[4 | & = | Colie |ﬂ Add to Workbook = Add ko Repart » Add to MS word = 20 | &3 k2 |
” Eile | Serwer Edit Wiew Debug Bun  Statistics Data Mining Graphs Tools Enterprise  MWindow Help
[EREAEEE el = 2 o 4| > 5
g =
| Save
Save s, 3 3 i =
ERBICIDE| DOSE | SLOPE
S Offload Task. .. : 0 151798
entazon .
| — Task Skatus. ..
Sosk St entazon 0 1.85704 0
Download Fils., . entazan 0 1956068
Upload File. .. entazon 062 1.39073
—— hentazon 062 1157210
e -loixd
3 Scheduled Tasks
5 Batch Jobs . http:~~wyw.bioassay.dk
Tze=("drc") ¥ werifie=s that the respective library i= installed and loaded
£ if not., the program will attempt to install the library and loa
library(drc)
LE <— multdrc(SLOPE ~ DOSE. CURVE, data = ActiveDataSet)

Options are provided to also transfer the datadildhe server side; these options are describddtaul
in theSTATISTICAlocumentation.
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Offload a task 2=l

—Task

% Current scripk or Data Miner project:

[ I Select a macra or a Daka Miner project

[ This task does not require a data source

_I Cancel |

—Daka Source

{&" Current spreadsheet or embedded dataset

i I Select data File stored on the server

L

' I Specify database connection

Database, ., |

[V ©pen Task Status dialog after offloading

Task Mame {optional)

I DoseResponse.r

Task Description {optional)
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After clicking OK, the respective R script will execute on WebSTATISTICAerver (or scheduled to
be executed, depending on the server load).

The progress of the analysis can be monitoredw@&érver —> Task Statusdialog.

Submitted | Desc, | Running factual) | Status | State (Progress) Close I
3415 PM . Completed

7/2/2008 3:43:16 FM simple.r 135 (15 @ completed ~Results

£,/13/2008 6:55:43 PM Garch.r 48s (6s) @ completed Retrieve:

11/14/2007 3:55:37 PM Datainer1 25 (1s) o Completed [~ Task

11)13/2007 5:36:10 PrM DMTest. sdm 1m13s (1m10s) a Completed [~ Data

11/13/2007 5:33:10 PM Treesz 1ml4s (1m3s) a Completed

[ Clase this window after retrisving resulks

Results |

[ In Browser

[ Trace reporkE

¥ Delete task
after retriewval

Delete |
Resubrmit |

[ Autamatic

Refresh |

£

The results can be retrieved from the server \e&R#sultdbutton (or double-click on the task); the
representation of the results of an offloaded taglquivalent to the same task running locally.
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Creating R-based STATISTICA Data Miner Nodes

We can use the techniques described in previou®sedo implement a custom R-badeata Miner
node: Edit the SVB node’s source to generdimiectionbased on the node’s input parameters, use it
to execute one or more parameterized R scriptstetridve the results assaaDocCollectiorthat
becomes the output of the node.

For an example, s¢8TATISTICA]\Examples\R\NonLinear Time Series\AmDiner Node.sdm
Select the analysis node and click onHuét Code#] icon to review the underlying SV&de
(NonLinearTimeSeries.sypnote how the corresponding .dmi file descrilfesriode’s input parameters;
the R script file NonLinearTimeSerie9.performs nonlinear time series analysis usingsBgn

R package; this script can serve as a templatgofarown R-base®ata Minernodes.

® NonlinearTimeSeriesYiaDataMinerWorkspace.sdm*® -0 x|
» s Y- UAHERE ?

Data Data Preparation, Cleaning,  Data Analysis, Modeling, Reports
Acquisi... Transformation Classification, Forecasting

= EE

lyrie [tsDyr: ..

[tsDyri: B package] Nonlinear Time Series

The results node in tHeeportsgroup is a workbook.

3 (tsDyn: R package) Nonlinear Time Series* - Plot 9 =13l x|
3 (tsDyn: R package) Morlinear Time Seriss®
Ea {tsDyn: R package) Morlinear Time Seties (1
£ Linear Model Summary

-] LSTAR Lows Coefficients

-] LSTAR High Coefficients

£ LSTAR Smoathing Parameter

LSTAR: Monlinearity Tesk value

LSTAR: Monlinearity p walue

- [EE] SETAR Low Coefficients

-[E5] SETAR High Caefficients

-] SETAR Smoothing Parameter

- {E5] Meural Network Weights

- {EH] Model Summary: AIC

-] Model Summary: MAPE B - -
-5 Flot 1 w | |~ observed | eeiln
]ﬁ Plat 2 o = linear
]ﬁ Plat 3 __ f;a;r
% z:z: ; nnetTs
B Plat & =
B Plat 7
B Plat 8
B2 Plat 9 T ' : ' I

""" SDM_node ¢ 1926 1928 1950 1932 1934

35
|

3.0
|

wtest

20
|

( |_,|'£,§| Plot7 | £ Plot® g2 Flot [[E] SDM_node. | >

This example demonstrates that the ability to gasdorporate specialized R functionality into
STATISTICA Data Mingorovides very powerful opportunities for creatingabytic workflows, or
collections of data miner nodes and node-browsefiguarations dedicated to highly specialized
analyses (such as nonlinear time series, dosensspuoirve fitting, and so on).
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Integrating R into STATISTICA Enterprise and WebSTATISTICA
Enterprise

R Integration irSTATISTICAvould be incomplete without support 8TATISTICA Enterprisand
WebSTATISTICA Enterpriselutions: Now R programs may be used in or asyarsalemplates. This
means R analyses can be distributed to end usersgmot familiar with Visual Basic or R
programming. Furthermore, because Emeerpriseplatform provides numerous options and features to
specifically enable the application of templatedlgses for validated applications (e.g., for
manufacturers who need to comply with the requirgsief FDA 21 CFR Part 11), such as version
control and audit trails, these features make Rabla for deployment in mission-critical
manufacturing applications.

Creating R-based Analysis Configurations

The STATISTICA Enterprisgystem implements standard control charting and &®(@/ses out-of-the-
box; non-trivial analysis templates are usuallyated usingSTATISTICA/isual Basic (SVB)e.g., by
usingSTATISTICAnacro recording capabilities). In additi&GTATISTICA Enterprisand
WebSTATISTICA Enterpris®w recognize R scripts, and can store and prdhess in the same way
as SVBscripts.

When creating a new Analysis ConfiguratiorSRATISTICA Enterpriseselect thd&R Analysisoption:
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ST TISTICA Enterprise Manager

Action Edit WView Tools Help
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(@9 ][00 =2l X|8]
EI--{EI Systern Yiew
EIE:] ACME Energy

T -[F-- - -

1 auka

3 Miscellaneous

3 Power Plant

3 Products

3 Quarterly Reports

=1 R Templates

: EIE Dose Response Curves
: 7] spreadsheet Options
E Run Options

y Secondary SYE Program
%5 Access Permissions
) Dependent Objects

[ R Material Discrimination{2)

£

+-[] Other

{5 Database Connections
- Labels

]% Stations

-8 User Administration
]--- System Options

-} Log Yiewer

Ready

gt | Dose Response Curves

ersimns: .

R An_alysis

IQC Analysis

i
|

Then type, paste in, or load the respective R salpother options are identical to those avdddbr
SVB-based analysis templates:
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fction  Edit Wew Tools Help
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=10l |

#9 P[00 =) arX|g

Ak

Cre
Diil

Indi
Ieal

LART
B

- Pro

R
e

=R

. bk

Ready

EI--{:__%' Syskem Yiew -
=4 ACME Energy

Canada

England

Madison
Miscellaneous

i Power Plant

Guarterly Reports
= RBased Analyses

{fﬁ Data Update Properties

o

it Risk Management
ly Reports

iana
¥

emplates
Dose Response Curves
] spreadshest Options
Run Options

s
Data Update Properties
» Secondary SVE Program

Access Permissions

a4 Dependent Cbhjects

ducts

Material Discriminationi2)
Spreadshest Options
Run Options

R R 5cript

=) Secondary SWE Program
Access Permissions
Dependent Objects LI

# Dose Response: http: ffvn binassay.dk.

Uses{"drc")  # werifies that the respective lbrary is installed and loaded
# if not, the program wil attempt to install the library and load it

library(drc)

DR <- mulkdre(SLOPE ~ DOSE, CURME, data = ActiveDataSet)

# transfer resuls to STATISTICA

RouteOutput{coefficients{summary(DR)), "Results | Summary”, "Parameter Estimates™)
RouteOutput{coef{DR), name = "Coefficients”, header = "DR coefficients")
RouteOutput{residuals(DR), "Residuals")

RouteOutput{anovalDR),"ANOYA: Results™) # inherits the default heading
RouteOutput{vcov(DR),"Covariances™)

RouteOutput{logLik{DR), "Log-Likelihood")

RouteOutput{ED{DR, c{10, 50, 90)},"Relative Effective Doses { 10% [ 50% | 90% ")
RouteOutput{SIDR, cf90, 10)),"Estimated Ratios of Effective Doses")

plot{DR, col=TRLE, xlab="Dose", vlab="Rate of Cwygen Evalution”, conflame="Control", main="Dose Respanse Curves")

4
N

Depending on the configuration of tB& ATISTICA Enterprisgystem, this reusable analysis template is
now available to the respective users of BIATISTICANdWebSTATISTICAnvironments, and the
results of this template can be combined into stecthceports.

P.l;ldréss I% http:,l’,l’localh0st!fwebstatistica,l’default.html

Data Mining Graphs Data My Meny Toals  Help

Analysis or Report Selection 2]

EMZ ACME Energy
# (0 Indiana
- Madison
3 canada
3 ttay
= England
[ Daily Reports

3 Miscellaneous

3 Auta

L Power Plant

=R

[ quarterly Reports

3 Credit Risk Management

[ RBaszed Analyses

Cornpanent Manager

)<

| Explore Data |
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Moreover, if the respectivBTATISTICA Enterprisastallation is integrated witSTATISTICA
Document Management Systehen these R scripts can be “locked down,” versioned with
complete audit trails (to support FDA 21 CFR Pdartdquirements).

Calling R Scripts from SVB Analysis Configurations

Similarly, R functionality can also be utilized froinside SVB analysis templates, which can retrieve
the results from R for further processing or digpla this case R scripts that are loaded for the
respective templated analysesSINATISTICA Enterprisean either be placed into a secure folder
repository from which they can be loaded (and whieeg can be managed B3 ATISTICA Document
Management Systeimtegrated wittSTATISTICA Enterprigeor they can be embedded into the SVB
code (assign R script text to the S¥cro’'sCodeproperty).

Summary

Full integration of the R environment inBYATISTICA Enterprisenables organizations to utilize
extensive and highly specialized functionality ocdRd leverage it inside a secure, enterprise-wale;
based analysis system that insulates end usersimpfamentation details and which can be deployed
into validated manufacturing environments. Takegetber with the ability to run R-based templates on
theWebSTATISTICAerver platform, and to extract results into prerfatted standard reports, these
capabilities mak&TATISTICA Enterprisarguably the most powerful enterprise analysisesyst
available to date.
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Final Comments, and Some Caveats

The features provided BTATISTICAor integration with R are quite flexible, and mdke thousands
of highly specialized R functions and features ke to allSTATISTICAolutions. However, users
who are planning to exploit these features aresadvio consider the following possible issues, in
particular, certain system limitations of the Rtfdem.

Error Handling

Most of the error conditions generated within theriRironment (e.g., syntax and runtime errors ahuse
by an R script) or by the integration support lis (e.g., broken R installation or missing congrus)
are intercepted and handled BYATISTICADevelopers can use error handling facilities lakée in
either environment, for examp@n Error handlers in SVB macros calling R scripts.

However, occasionally R programs can crash or ljiandpe latter case, program control does not netur
to STATISTICA Therefore, careful validation of the respectacripts is crucial for enterprise-level
deployment of R analysis templates.

Strengths and Limitations

A word of caution regarding the quality of R algorithms: R comes without warranty or
guarantees. In practice, many (most) of the algarst available in R are the result of diligent wover
many years by one or a few individuals who are gspe the respective methodology or domain.
However, this does not mean that the software weeted following rigorous software development
lifecycle methodology, or stringent standard opegaprocedures for software requirements gathering,
design, implementation, and testing. Therefor@rder to build a mission-critical or validated
application around a component that depends onifRabsolutely critical that you carefully validzll
results for the use cases to which the softwate e applied.

A word of caution regarding scalability, large data sets, etc: Another caveat regarding R that
needs to be considered before building solutioagrad R concerns its basic architecture. Unlike
STATISTICAdata in R must be (in practically all cases)dest in the computer's memory.

This restriction, in combination with hardware-leaad operating system-level memory limitations,
may or may not pose an obstacle for any one indalidser, but will need to be considered carefully
when building R-based server applications accesstbinultiple users.
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